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Abstract. A priori estimates on the length of the primal-dual path that results from a Moreau-
Yosida approximation of the feasible set for state constrained optimal control problems are derived.
These bounds depend on the regularity of the state and the dimension of the problem. Numerical
results indicate that the bounds are indeed sharp and are typically attained in cases where the
active set consists of isolated active points. Further conditions on the multiplier approximation are
identified which guarantee higher convergence rates for the feasibility violation due to the Moreau-
Yosida approximation process. Numerical experiments show again that the results are sharp and
accurately predict the convergence behavior.
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1. Introduction. In recent years, path-following methods based on the Moreau-
Yosida regularization of state constrained problems have received considerable atten-
tion. While general results on the convergence of this method can be derived under
fairly mild assumptions, deriving estimates on the length of corresponding homotopy
path, the “primal-dual path”, and its asymptotic behavior is more delicate. In partic-
ular, numerical experience shows that the asymptotic behavior varies from problem
to problem. This has lead to the consideration of a posteriori error estimators for the
regularization error; see, e.g., [11, 14].

The purpose of this note is twofold. First, we present a priori error estimates on
the order of convergence of the primal-dual path that depend on the dimension of
the problem and the smoothness of the solution. In comparison to the estimates that
were derived in [13] we obtain an improvement in the rate, compared to [6] we can
also improve upon the obtained convergence rate. We note that the techniques of [6]
when augmented by a bootstrapping argument also have the potential to yield the
same rate as ours; see Section 2.5 below. However, we point out that our results are
based on considerably weaker assumptions than those in the aforementioned work.
Finally, we note that in some cases one may derive our worst case estimates also from
the work contained in [4].

Secondly, we develop an understanding of the principles that govern the rate of
convergence of the primal-dual path. This will be accomplished by a comparison of
numerical and theoretical results. In fact, it turns out that the topology of the active
set plays a decisive role for the rate of convergence. In the “worst case” scenario,
which is the case of the active set being a single touch point (or a set of isolated touch
points), our theoretical estimates coincide with numerical observations. Moreover, we
are able to predict the convergence behavior in several prototypical cases depending
on the shape of the active set.
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In order to render our discussion concrete, we consider the primal-dual path-
following method for a state constrained model problem in optimal control. We em-
phasize, however, that the techniques presented here are applicable in a much broader
context; see, e.g., [15] for constraints on the gradient of the state. Thus, for our spe-
cific discussion we throughout consider the model problem (1.1) below. Applying
the Moreau-Yosida approximation to the indicator function of the set related to the
pointwise inequality constraint in

L 1 @
minimize J(y,u) = 3 ly — yd||2LQ(Q) t35 ||UH%2(Q) over y € H'(Q),u € L*(Q)

subject to —Ay—u=01inQ, y =0 on 09,
y <1 in Q,
(1.1)

results in the family of problems

o 1 2 a9 Y 2

minimize J7(y,u) = B ly = yallz2) + 3 lullz2(0) + 5 [max(y — 1, 0)[|72(q)
over y € H'(Q),u € L*(Q)

subject to —Ay—u=01in Q, y =0 on 0N

(1.2)

for v > 0. Above, we assume for simplicity that Q is a smoothly bounded domain
in R? for d = 1,2,3, yg € L2(f), and 1 is a smooth, strictly positive function on
Q and a > 0 some given constant. Let z., := (y,,u,) denote the unique solution of
(1.2). It was shown in [7] that the sequence (x.) converges to the original solution
Zy := (Yu, uy) of (1.1) as v tends to infinity. Given the structure of our model problem,
we again remark that the following analysis does not depend on the special form of
the (partial differential) equation or the inequality constraint in (1.1), but rather on
the fact that the feasibility violation, i.e., max(y — ¢,0) in our case, is not only in
L?(2) but in fact it is in some space C?(Q) with 0 < 8 < 2.

Using slightly non-standard notation we define the space C? as follows. Let
m € Ny. For m < 8 < m + 1 denote by C?(Q) the subspace of C™(Q) of functions
which have Hélder continuous derivatives of order up to m. These spaces are equipped
with the usual norms

lellos = [ollom + 1190 ca-m.

Practical algorithms use a semi-smooth Newton method to solve discretizations
of the problems (1.2) approximately or exactly; see, e.g., [7, 8]. For this purpose, the
first order necessary conditions are derived for (1.2) which assert the existence of an
adjoint state p, € H?(£2) such that

Yy — Ya +ymax(y, —,0) — Ap, =0in Q, p, =0 on 09, (1.3)
oty — py = 0in €, (1.4)
—Ayy —u, =0in Q, y, =0 on . (1.5)

The system (1.3)—(1.5) approximates the first order necessary (and in our case also
sufficient) conditions for the original problem (1.1), which yield the existence of a
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measure-valued Lagrange multiplier m, € M(f) and an adjoint state p, € Wl,q/(Q)
(¢’ <d/(d—1)) such that

Yx —Ya+my — Ap, =0in Q, p, =0 on 99,
Ay, —u,=01in Q, y, =0 on 99,
Uy — py = 0 in Q,

Ty Z 07 Yx S ¢7 <m*7y* - w>M(ﬁ)’C(ﬁ) =0in 57

where (-, ) M@),c(@) denotes the duality pairing between C(Q) and its dual space

M(Q), the regular Borel measures. We observe that, in the regularized setting, the
function ymax(y, — ¢, 0) plays the role of m..
The elimination of u., from (1.3)—(1.5) yields the system

v Jy—ya+ymax(y—1¥,0)—Ap = 0inQ, p=0ondQ,
() '_{ —Ay—a~lp = 0inQ, y=0on0dQ, (1.6)

which can be tackled by a semi-smooth Newton method as shown in [7].

2. Analysis of the length of the primal-dual path. Our analysis proceeds
in three main steps. First, we derive uniform L'-bounds on the constraint violation.
In a second step we conclude that, given these L'-bounds, the length of the primal-
dual path depends on L°°-bounds on the constraint violation. Then, finally, these
latter bounds are derived by exploiting the Holder continuity of the states.

2.1. A priori bounds for the constraint violation in L'. Abusing notation,
in what follows we write y;” for max(y, —1,0). Our first aim is to show that ||y:j‘ HLl
is bounded uniformly as 7 — oo. The following technique is well established by now
and has been used in various contexts (see, e.g., [5, 8, 12]). Below, ¢ denotes a generic
constant which may take different values at different occasions.

LEMMA 2.1. The expression ~y Hyf{HL1 18 uniformly bounded for v — oo.

Proof. Let S be the solution operator, i.e., the control-to-state mapping, of the
state equation which is the partial differential equation constraint in (1.2). We test
(1.3) and (1.4) by a feasible direction (Sv,v) € H'(Q) x L*(Q2) and add the resulting
two equations up (taking into account that (—Ap.,, Sv) = (py,v), where (-,-) denotes
the duality pairing between H' () and its dual H'(Q)* and (-,-)z2 is the usual inner
product in L?(Q)). As a consequence, we obtain

a(ty,v)r2 + (Yy — ya, Sv) 2 + v(y;ﬂSv)Lz =0 Yo € L*(9Q).
Inserting v := u, Su, = y, we obtain
oty uqy) 2 + (Yy — Yar Yy )2 — Y3, yy) 2 = 0.

From (1.2) one readily finds that w.,y,,ys are bounded in L? independently of ~.
Thus, we conclude that

YW Yy e = ’V/fyvyj dw<ec
Q

for some constant ¢ > 0 independent of . Hence, by the non-negativity of y;” and
0 <9 <1p <y, for some 1 >0, on {y # 0} we get

Yot 0 <yt yy)e <e
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This concludes the proof. O

One may wonder which exponents s > 0 one might expected for estimates of the
form v* ||y ]|, < ¢ in generic situations. Now assume that such an estimate would
hold true. If s > 1, then we find that

vl < e

Hence, 'yyjy‘ is at least bounded in L?(2) and converges to 0 in L%(2). If ¢ > 1, then
one infers for the original problem that a Lagrange multiplier m, exists in LI().
This is the contents of the following proposition.

PROPOSITION 2.2. Assume that Hy,j”m < ¢y~! holds true for some 1 < q < oco.
Then there exists a Lagrange multiplier for the pointwise inequality constraints on the
state in problem (1.1) which is an element of L1(S).

Proof. Since 7 ||y || 1o < ¢ the function vyt has a weak accumulation point
m, € L9(Q), which is positive due to weak closedness of the positive cone in LI().
Moreover,

(Meas yu) g2 = lim (vy,y.) 2 =0

lim
Y—>0o0
by strong convergence of y, — y. < ¢ in H*(Q); see [8] for the latter. From the adjoint
equation (1.3) one readily infers uniform boundedness of (p,) in H'(2). Then, by
compactness, p, converges strongly in L?(Q) to some p, as v — oco. Consequently,
Uy — uy in L3(Q), as well, and (1.4) is satisfied in the limit. Hence, m, is the
Lagrange multiplier for the pointwise inequality constraints on the state. O

In general, one observes that the multipliers m, are measures only. Thus, the
case s > 1 for ¢ > 1 only appears in exceptionally regular situations with respect to
Lagrange multipliers (or completely inactive state inequality constraints). Hence, we
generically expect s < 1 for ¢ > 1. Consequently, the result of Lemma 2.1 appears to
be optimal.

2.2. Estimates depending on the constraint violation in L*°. We ap-
proach our aim via the value functional

V() i= T a) = Ja) + 2 [l

It was shown in [7] that lim,_, V(y) = J(z.). Here we show that the rate of
convergence depends on ||y |[oo-

THEOREM 2.3. The value functional V is differentiable and the following estimate
for the derivative holds true:

0< iV(w) <

S Iy l1 e - (21)

€
Y
If Hyj‘HLm < ey~ for some s > 0, then one has

0< J(xe) = V(y) <ey™?, (2.2)

and further

Va s =y o < ey™%2 (2.3)



Proof. In [7, Proposition 4.1] differentiability of V' was shown and the expression

d 1 2
V=3 (729 P

was derived. Hence V is monotonically increasing, and from the estimate ||v||iz <
|l 11 [|v]] Lo » it follows that

d
0= 2V < vl o7l

Due to Lemma 2.1 we have that Hyﬂ|L1 < ¢. Hence, (2.1) follows.

Now assume that Hyi‘ < ¢y~?® holds true. Then we obtain

I

Let 41 > 72 be given. Then, from the fundamental theorem of calculus we infer

Y1 Y1

d —1-—s —s —s
av(V)d’YS/ ey Ay = (vt %)

2

Vi) - Vi) = [

V2

Since limy_,o V() = J(x.) this estimate yields
J(@,) = V()= lim Vin)—Vi(r) <en’

which implies (2.2). Finally, (2.3) readily follows from the uniform convexity of J7Y
with respect to u in L?(2) and (2.2). Indeed, we have

1 1
s — w32 < T (@2) + () — 27 (Qx* " W)

< TV (@y) + I (2y) — 207 (2y) = 7V (24) — 7 (24)
=J(@) -V <,

which concludes the proof. O

2.3. A worst case estimate for the constraint violation in L°°. The bot-
tom line of the previous section is that we have to find an estimate for ||y [|o, which
is as sharp as possible. This can be achieved by exploiting the smoothness of .

The essence of our technique is a geometric idea, which we explain by means of a
simple example for illustration purposes; cf. Figure 2.1. Let f(w) = a(—w? + £2) be
a concave parabola, and f*(w) := max(f(w),0) its positive part. Then f(w) > 0 for
w € [—¢,+e] with a maximum ||f*| = f(0) = ae?, and ||| = [, f(w)dw =

%as?’. Thus, we have

C/3N\3 ra N3
Hf+||oo—a52_a1/3(4) <3“€3) <clfIes oI

Hence, from the boundedness of the second derivatives (by 2a) one can conclude a
relation between the L'-norm and the L>°-norm of a function with zero boundary
values. The following proposition generalizes this observation.
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Fic. 2.1. Geometrical idea of our considerations.

PROPOSITION 2.4. Let Q C R? be bounded and open, 0 < y € CP(Q), with
0<B<2, andy € LY(Q). Moreover, assume that y =0 on 0. Then

1-© ©
Yl < cllyllos lyllL: (2.4)

with © = %. The constant ¢ is independent of .

Proof. Without loss of generality assume that 0 € © and y(0) = ||y|| ., and
denote by B, (0) the ball of radius r and with center 0.

If 8 < 1 then by the definition of Hoélder continuity, it follows that y(w) >
y(0) — |lyllgs r? for all w € B,.(0). If B > 1 then y is once continuously differentiable
and attains a maximum at 0. Hence, we conclude that Vy(0) = 0 for 8 > 1. Moreover
we can compute the value at any point w € B,.(0) using the fundamental theorem of
calculus along the line [0,w]. Using the Holder continuity of the first derivative one
then obtains y(w) > y(0) — [|y[|os r° for all w € B,.(0) also in this case. In particular,
y(w) is positive for w € Br(0) with

. ( y(0) )“5 _ (Hym)“?
HyHcﬁ HyHC’H

From the assumption y = 0 on 9 it follows that Br(0) C Q. Hence, we can compute

il = L ()| do > ¢ / 19(0) — lyllgs 7| =" dr (2.5)
Q (0,R]

y(0 _
—clyles [ (L o) et
[0,R] ”yHCB

= c||y||cﬁ/ (RB —rﬁ) r@=1dr
[0,R]

s

B+d

B+d - o
> cllylles BT =cllyllcs © Nyl -

Solving for |ly||; -, we obtain

Il < el Il
6



as stated in the assertion. O

REMARK 2.5. Observe that (2.4) is only true for 8 < 2, which means that we
can only use smoothness up to order 2. This corresponds to the fact that mazimizers
yield vanishing derivatives of first, but not of higher order.

For 1 < B < 2 our argumentation is only valid due to our assumption ylaq =
0. This allows to exploit that the mazimizer of y lies in the interior of Q. If this
assumption is dropped, then our result still holds for B < 1 under a cone condition on
Q. This is of interest when boundary conditions different from Dirichlet conditions
are considered.

A similar technique was previously used in the context of interior point methods
to show positivity of the distance of the central path to the bounds [12]. Also, in [9,
Lemma 4.7] similar techniques seem to be employed, at least for the case g < 1 for
the virtual control approach considered in that work.

COROLLARY 2.6. If y, is uniformly bounded in C®(Q) for v — oo and some
0 < B <2, we have the following estimate on the constraint violation:

oo < ey™%, wh = —. 2.6
Y5 lloo < ¢y™*, where s 51d (2.6)
In particular, for the example problem (1.1) we have for every e > 0:
cy~2/3 o d=1,
[y lloe <4 ey7M/2Fe 0 d=2, (2.7)
ey~ /Ate d=3.

Proof. The result (2.6) follows readily from Lemma 2.1 and Proposition 2.4.

For deriving (2.7), we have to invoke standard regularity results for partial differ-
ential equations with measures in the right hand side; see, e.g., [3, Theorem 4]. Let
¢ =d/(d—1) for d > 1 and ¢ arbitrarily large if d = 1. Then, since v ||y,ﬂ| is uni-
formly bounded in L'(9), it follows that u., is uniformly bounded in W14 (). This
implies that y, is uniformly bounded in W34'(Q). It follows from Sobolev embedding
theorems that ¥, is uniformly bounded in CP for B =3 —¢,2—¢,1 —¢ in the cases
d = 1,2, 3, respectively, and for every ¢ > 0. O

In our numerical experiments below, we shall see that our technique yields sharp
estimates in geometric situations where the graph of the state has a shape similar to
an elliptic paraboloid, as modeled in our proof above. Such a configuration occurs
when the active set is indeed a single point, only. In more regular situations, however,
larger values of s are observed. We provide some further insight into this in section 2.6.

REMARK 2.7. Under the assumption that y, is uniformly bounded in C?, we get
the heuristic bound O(y~2/) for the constraint violation in the case d = 3.

Finally, we establish a generic upper bound on s.

PROPOSITION 2.8. If s > 1, then problem (1.1) has a Lagrangian multiplier in
L1(Q) for each 1 < g < co.

Proof. This is a direct consequence of Proposition 2.2. 0

2.4. The length of the primal-dual path. When we combine our estimates
above, then this yields the following convergence estimate.

THEOREM 2.9. If y, is uniformly bounded in CP() for v — oo and some
0 < B <2, then the primal-dual path satisfies the following convergence estimate:

8
Va [Jus — u'y||L2 < ey 2GE0. (2.8)
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In particular, for every e > 0 it holds that

y1/3

:d
Value —uylly <4 ey 0 d
07—1/8-"-8 d=

)

1
2, (2.9)
3

In both situations, the constant ¢ > 0 is independent of ~.
Proof. The result (2.8) follows from Theorem 2.3 and Corollary 2.6. In the same
way, (2.9) follows from (2.7). O

2.5. A bootstrapping argument. We now come back to the possible improve-
ment of the results obtained in [6] using bootstrapping arguments. For this purpose,
we derive a bound on the L>®-norm based on a boundedness result for the L?-norm
of the feasibility violation.

PROPOSITION 2.10. Let Q C R? be bounded and open, 0 <y € C#(Q),y € L*(Q),
and 0 < 8 < 2. Moreover, assume that y =0 on 02. Then

1-© ©
Iyl < cllylles lyllze (2.10)

with © = 5ﬁd The constant c is independent of y.

Proof. The proof is analog to the one of Proposition 2.10 with the following
replacement for (2.5):

2 4_
Iyl :/ﬁly(w)Ide > 0/[0 o |9(0) = llyllga | ¥~ dr (2.11)

0 2
=l | (=) vt
[0,R] ||Z/HCB

24—
—clyles [ (R =) e
[0,R]

2B+d 2B+d

7 ||y||Loo

R2,3+d

2
> cllyllce = cllylics

Solving for ||y||;«, we conclude that

25
Iyl e < Cllyllwd Iyl
holds with a constant independent of y. O

To proceed we next show that, for the L>°-norm of the feasibility violation, one
obtains the same results as in Corollary 2.6 from the feasibility violation in L?(Q)
when using a bootstrapping argument.

THEOREM 2.11. Let y, be uniformly bounded in CP(Q) for v — oo and some
0 < B < 2. Then the following estimate on the constraint violation holds true:

B
B+d

—S

9 loe < ev™*, where s =

Proof. We begin by noting that by Theorem 2.3 and in particular (2.2) we have
that

YyF 3. <cllyflle= < e
8



In particular, for a constant independent of ¢ > 1 it holds that

Iy l12: < ey (212)
In order to obtain the best possible exponent ¢ we start with t; = 1 and get from
Proposition 2.10 that

1
Iyl < ey (Z58%)

Combining this estimate with our initial bound ~[lyF[|* < [y ||z~ yields the im-
proved rate

lyf 17z < ey '7°

with 6 = %255_(1 and a constant independent of . We, thus, arrive at to =1+ 6.

By induction it follows that for any n > 1 it holds
n k
lyF 72 < ey™ ko ?
with a constant independent of n and 6. Thus, in the limit for n — co we obtain

B
Iy lFe < ey i = oyt

)

as well as

B

Iyl < oy 2510 = ey~ 5ra.

This ends the proof. O

2.6. Structural assumptions and refined results. In the numerical section
below we shall see that the rate of convergence of the primal-dual path depends on
the structure of the Lagrangian multiplier at the optimal solution. For example, it
can be observed that rates differ for line measures and for point measures. In order
to clarify this issue, in this section we provide an in-depth discussion.

The following structural assumptions are motivated by our model situation where
a lower dimensional problem is lifted to a higher space dimension through a parallel
translation along an additional degree of freedom. A similar situation can be observed
locally in many practically relevant cases.

We also note that the following regularity Assumption 2.12, applied to a measure
m, is widely used in the theory of Sobolev spaces. It is the simplest instance of a
regularity condition for measures, used in refined theories of Sobolev spaces, as for
examples those treated in the monograph [10]. This assumption holds, for instance,
when m is a measure with support on a d-dimensional sub-manifold in 2 and repre-
sented by a bounded function. In order to emphasize the role of ’yy,j as a measure
approximation we abbreviate m., := vy;r .

ASSUMPTION 2.12. For w € §) denote by Br(w) the ball of radius R and with
center w. Let § > 0 be given. Assume that there exists K < oo, independent of x, R, 9,
and v, such that the following inequality holds:

/ dm., < KR’ (2.13)
Br(z)

for all sufficiently small R > 0.



Let us motivation our requirement (2.13). The exponent ¢ measures the actual
amount of singularity of the measure. For instance, if m is induced by a bounded
function on €2, then 6 = d. On the other hand, if m is a line measure, induced by a
bounded function on this line, then 6 = 1. Non-integer values of § may arise in cases
where the measures are induced by L?-functions on submanifolds of Q.

THEOREM 2.13. Suppose that Assumption 2.12 holds true for some 6 > 0. Then
the constraint violation can be computed as

e s B
[47llee < v llvn s with s = Z=—7—. (2.14)

Proof. Assume that y, attains its maximum at x,. As in Proposition 2.4 we
choose B = (|l oo/ 1y ) /?, and compute

“1ps + B+d e
Ky Bz [ ez el los B =l
Br(zy)
We solve the above inequality for [|yf||o and set s = % to obtain

Iy lloo < e~ *llyslle’s

which concludes the proof. O

Our assumption yields additional regularity. In particular we can obtain higher
regularity of the adjoint state (and thus of the constraint violation) if the exponent ¢
in (2.13) is large.

PROPOSITION 2.14. Suppose that Assumption 2.12 holds true for some 0 < § < d.
Then (2.13) also holds for the Lagrangian multiplier m., i.e., fBR(E) dm, < KRS.
Moreover, for any

1€{0,1} and ¢’ € (max(1,(d—46)/(2—-1)),d),

one has p, € WH4(Q) uniformly, where 1/q+1/q' = 1. The same holds true for p..
Proof. Due to weak*-convergence Vyj‘ —* m, we have

/ dm, — dm,
Br(z) Br(x)

which implies that (2.13) also holds for m.

According to [10, Section 1.4.5] we have the embedding W24 (Q) < L'(Q,m)
for all [ and ¢’ that satisfy our assumptions. Here L1(£2,m) denotes the space of all
functions that are integrable with respect to the measure m. Hence, *yyf[ and m yield

continuous linear functionals on W2_lv‘1/(Q) via the mapping

U—>/vdm7 andv—)/vdm*,
Q Q

respectively. Now the differential operator A = —A : W2-h4'(Q) — (Wh4(Q))* is an
isomorphism due to our regularity assumptions. Then A* : Whe(Q) — (W254'(Q))*
is an isomorphism as well, which implies our result. O

COROLLARY 2.15. Suppose that Assumption 2.12 holds true in the following
cases. Then we can conclude:

10



(i) (Line measure in 2d) If d = 2,0 =1, then s = 2/3.

(i) (Surface measure in 3d) If d = 3,5 = 2, then s = 2/3.

(#i) (Line measure in 3d) If d = 3,6 =1, then s = 1/2 — ¢ for each € > 0.

Proof. From our results of Proposition 2.14 we obtain p, uniformly bounded in
W14 (Q) for arbitrary ¢ < oo in the cases (i) and (ii), and thus y € W39(Q) — C?(Q)
uniformly. Hence, we can apply Theorem 2.13 with 8 = 2.

In case (iii) we obtain p, € Li(Q) for arbitrary ¢ < oo, only, and thus y €
W24(Q) — C?75(Q) for all ¢ > 0. Theorem 2.13 with 8 = 2 — ¢ then yields the
result. O

Comparing this corollary with Corollary 2.6 we see that we obtain the same rates
for d and § as for d — § in Corollary 2.6. This confirms that problems with higher
regularity of the Lagrangian multipliers essentially behave like lower dimensional prob-
lems.

2.6.1. Active sets with non-empty interior. Finally, we show that further
improvement of the convergence rate is possible, when the active set has a non-empty
interior. Here, we confine our discussion to the 1d-case, but augment our findings by
comments concerning the general case.

As a motivation for the following proof, consider the typical setting for d = 1
with an active set which has a non-empty interior; for numerical details we refer to
Section 3 below. Since y, is constant on the active interval the derivatives yfkm) satisfy
4™ = 0 for all m € Ny on this set. Consider the functions f(w) = a(—w? + ew?) and
fT =max(f,0) on [0,00[; see the left plot of Figure 2.2 for a graphical illustration.

x10°

1111,

F1c. 2.2. Geometric situation for y, near an active interval. Left: observed in numerical
experiments for v = 107,108, and 10°. Right: idealized model.

Obviously, ™) (0) = 0 for m = 1,2. Clearly, f is positive on [0,¢] and has a
maximum at w = 2/3¢ with f(2/3¢) = 10/27ae?, thus, ||f*||,, = cae. Further,
£l = [y f(w)dw = ac*/12. Hence, similarly as above and using 6a = || f|| s, we
conclude that

1/4 3/4
[ e =5 g i

THEOREM 2.16. Let d =1, Q a bounded interval, and assume that for all suffi-
ciently large v the support of yj‘ consists of finitely many intervals of positive length.
Assume that the minimal length of these intervals is bounded from below by ag > 0,
which is independent of ~v. Then, for each € > 0 one has

3
93 oo < ey™° with s = 1 c

11



Proof. Since our discussion is limited to the one-dimensional case, we obtain that
Yy~ is bounded in W3°°(Q) by a constant M as v — co. Moreover, we have shown
that Hy lloo < cy~* for s =2/3. A bootstrapping technique with respect to s allows
us to increase s to any value lower than 3/4.

As a special case of the Gagliardo-Nirenberg inequalities (cf., e.g., [16, Appendix])
it follows for a fized domain (say, the unit interval I) that

IV fll o 1y < KN Syomco () 1INy

where § = j/m. Transforming I to an interval of arbitrary positive length a through
x +— ax + xo shows that the constant K depends on the length a, only. The constant
degenerates only if a — 0 or a — co.

Let I, denote the subinterval where yf{ attains its maximum. By assumption, the
length of I, is bounded from below by ag and from above by the length of €. Using
our convention that C#() for integral 8 > 1 contains elements whose derivatives up
to the order (8 — 1) are Lipschitz continuous, we hence, get

It oz, < K (ao) Iy 1203w r 22 o) < K (ag) M3y,

Employing Theorem 2.13 we obtain with so = 8/(1 + 8) = 2/3 that

2

—s (£
9 lloe < Nl gy jy ™o < ey G0-E,

Thus, we conclude that

s 2

7 oo < 7" = Iy lloo < ey 075,

Consequently, starting with s = s9 = 2/3 we obtain a sequence (s, ) whose elements
are defined recursively by
Sn—1 2

=3 2.1
o t3 (2.15)

Sp—1 F> Sp 1=

A short computation yields that this sequence converges monotonically to the fixed
point s = 3/4 of (2.15), which shows our result. O

REMARK 2.17. When one tries to extend this result to higher dimensions, one
has to find an cmalogue to the stated minimal length assumption in the sense that the
maximum of yﬂY lies in the interior of a subset of supp y7 , the support of yn{ , that can
be transformed to a fixed domain, say the unit square, such that the transformations
do not degenerate for v — oo. This will lead to uniform cone conditions on the
boundaries of the active sets, independent of v. However while the idea is quite clear,
the mathematical realization is technical and, in our opinion, yields no further insight.
Hence we refrain from pursuing this direction here.

3. Comparison with experimental results. We conclude our paper with
numerical experiments in 1d and 2d, which illustrate the close relationship between
our theoretical estimates and the convergence behavior in practice.

In order to measure the exponent s we perform a numerical path-following method
for the system (1.6), implemented in MATLAB for the case d = 1. For this purpose,
we use a prescribed sequence of parameters ;. In our test problems we choose a
constant desired state yg = 10, the control cost @ = 1, and obtain different types of

12
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Fic. 3.1. Experimental results on the exponent s of the relation Hy.‘YFHLOC = O(y %) in a

one-dimensional setting.

active sets by varying the constant upper bound . The discretization of the state y
and the adjoint state p is based on classical finite differences, i.e, the 3-point stencil
in the one-dimensional setting. In the 2d-case we use the optimization toolbox DOpE
based on the finite element library deal.ii [1, 2]. For obtaining a high resolution
of the quantity ||y |l we use anisotropic mesh refinement and locally refined grids
with piecewise bilinear finite elements.

An estimate for s is then computed by

. ([[y loo) = ([l lloo)
v ln’ijrl — ln ’yj .

Observe that this formula is quite sensitive to perturbations of y, which partially
explains the slightly oscillatory behavior observed in the plots.

3.1. Experimental results in 1d. In the one-dimensional case our computa-
tional domain is the unit interval, discretized uniformly by 10000 nodes. In our first
setting (with ¢ = 0.06), the active set consists of a single point, and the optimal state
1, has a parabolic shape, i.e., a second derivative, which is bounded away from zero.
Here, according to Figure 3.1, s = 2/3 as predicted by Corollary 2.6.

In our second setting (with ¢ = 0.01), the active set is a proper interval. Here we
observe experimentally s &~ 3/4, which is a higher rate than predicted by Corollary
2.6. However, this rate can be explained by the results of Theorem 2.16.

Another interesting aspect is the large value of s in the range v € [10%,105]. A
close look at the corresponding intermediate solutions shows that for these values y,
has a very flat maximum, which explains this behavior. In terms of Assumption 2.12
this means § ~ d for an intermediate range of v. For larger values of ~ this single
maximum splits into two maxima, which can be nicely observed in Figure 3.2. For
larger values of v the qualitative behavior of y;L can be observed in Figure 2.2.

3.2. Experimental results in 2d. Compared to the 1d-case, the geometric
situation for d = 2 (and even more for d = 3) is much more complex, but still our
analysis and numerical experiments suggest the conjecture that the rate of convergence
of the primal-dual path will depend largely on the geometry of the active set, or
equivalently on the structure of the Lagrangian multipliers.

If the active set is a single point (for ¢» = 0.04), we observe in Figure 3.3 that our
estimates of Corollary 2.6 coincide with the numerical rate of convergence, namely

13
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FIG. 3.2. Transition from single mazimum to double mazimum of y for v = 7.5-1075,5 .
1075,2.5-1075, and 10~5.

s =~ 0.5. We observe the predicted rate of s ~ 0.75 in the case of the active set with
nonempty interior (for ¢ = 0.01).

The computations were done using the optimization toolkit DOpE based upon
deal.ii. Using adaptive mesh refinement to accurately capture the behavior of
[ loc- On the final mesh, the smallest elements where of diameter 272 with a
total of approximately 1.5 million unknowns.

experimental s

— s for large active set
= ==s for line active set

Fic. 3.3. Experimental results on the exponent s of the relation Hyj,rHL = O0( %) in a

two-dimensional setting.

In order to obtain numerical results for a line measure we use a slightly different
numerical setting. In fact, we chose homogeneous Neumann boundary conditions on
two opposing boundary faces (i.e., {ws € {0,1}}) of the unit square and homogeneous
Dirichlet conditions on the other two faces (i.e., {w; € {0,1}}). As mentioned before,
we use the optimization toolkit DOpE based on deal.ii. For obtaining a high reso-
lution for the line measure case an anisotropic refinement is employed such that the
mesh is refined more in the wi-direction yielding an aspect ratio of 1:128 with a total
number of 1065090 degrees of freedom.

3.3. Effect of a fixed discretization on the rate. On a fixed mesh, when y,
is computed up to very large values of v, then it can be observed (see Figure 3.4) that
a rate of s = 1 finally occurs. This can simply be explained by the fact that in finite
dimensional spaces all norms are equivalent, so that for uniformly bounded discrete
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(indicated by subscript h) [|(y )nllz1 we eventually observe the upper bound

Iy nlle= < M nll < cthy™ = s=1.

If such a behavior is observed in practice, it is a clear indication that the problem has
been “over-solved” numerically, or that the multiplier m, is in L9(f2); see Proposi-
tion 2.8.

experimental s
o
(5
T

0.4
0.3 h=1/8
—— h=1/16
02 — h=1/32 B
—— h=1/64
01 ----h=1/512 | |
0 Ll Ll Ll Ll Ll Ll Ll Ll L
10" 10° 10° 10* 10° 10° 10 10° 10° 10

Fic. 3.4. Experimental results on the exponent in a two-dimensional setting with large active
set for various coarse grids. For comparison the asymptotics for a fine grid h = 1/512 is added as
a dashed line.

4. Conclusion. Numerical experiments indicate that the asymptotics on the
constraint violation derived in this note are sharp, if the active set is a singleton,
at least in one- and two-dimensional problems. Moreover, we gave some arguments
concerning the implication of the regularity of the multiplier onto the observed con-
vergence of the constraint violation. Numerical experiments indicate that the derived
bounds are sharp in all these cases.

From a practical point of view, the observation that one has

13 llzee < ey~

where s generically varies in an interval s € [$point, 1] in turn implies a rate of conver-
gence for the error in the control which varies between [spoint/2, 1/2[. This may help
in the construction of adaptive algorithms, which try to balance algebraic errors and
discretization errors and clearly shows that an a posteriori estimation of this error
is necessary as the rates depend on the a priori unknown behavior of the feasibility
violation.
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